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Abstract

Project Code : TRG5780080

Project Title : Optimum Adaptive Array Antenna for Modern Wireless
Communication System

Investigator : Asst. Prof. Dr. Supakit Kawdungta

Rajamangala University of Technology Lanna (RMUTL)
Mentor : Assoc. Prof. Dr. Chuwong Phongcharoenpanich

King Mongkut's Institute of Technology Ladkrabang (KMITL)

E-mail Address : supakitting@rmutl.ac.th or supakitting@gmail.com
Project Period : June, 2014 to June, 2016

This research project has proposed a modified fruit fly optimization algorithm
(MFOA)-integrated adaptive array antenna (AAA) for the 2.4-2.5GHz WLAN system. The
principal components of the array antenna system encompass four array elements, four
band pass filters (BPF), four digital phase shifters, a four-way power combiner/splitter, a
directional coupler, a radio frequency (RF) detector and a microcontroller unit (MCU).
In the realization of the adaptive antenna system, the double circular patch with two
shorted pins was first innovated and subsequently deployed as the element of the four-
element array antenna. In the study, simulations and experiments were carried out with
the four-element AAAs of two configurations, i.e. the linear and planar array
configurations. The simulation and experimental results revealed that the MFOA
algorithmic scheme could determine the direction of the maximum arrival signal in an
efficient and accurate manner and also was capable of manipulating the radiation
pattern in the desired direction.

Keywords : Adaptive array antenna, Beamforming, Fruit fly optimization,
Wireless communication, WLAN system
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3.1 unin
UM AT NENAIRENNITVAINIZUIBNITHIAINLANIZRULULLNRIRILAZNT
> 1 d' d' s =
wawwndunszuumamafiminzanuununsanidsudy nwlufwanmmaseunis
o oA o A oA & o
lEnszuaummdfmanzanuuudsudyaunamilunsmdimanzauWingunig
adiamaa i lidududu uazgarioldiinszvinnsmaiinusanuuuuaIng

Uindyslumadsznanatiyniwessoanmeannidaud s ld

3.2 n3zUIRAIIRIANTIIRNIZEN

Al a & A & A ad
NIIRTIATNLRVITTUNNATUAFATIRAIAD miLaaﬂadﬂﬂi:ﬂﬂﬂﬂ@ﬂﬁ@ﬁﬂﬂﬁ(ﬂ“ﬂﬂd

q ]

a Aa ad, A oA % oA
naanndag lunsdindhefigatiyni zasmemdmunzanazlsznaudisminidnn
A A . de A e A w A ] v @ o & o ]
ganganIadndNgasaswinduaiedronafendudrt oudr l Soniddu laoen
o oA @ AN oo ] fo & & & o
amnarududfaglugadayan lddrmwrmunandreslintuwug lasasAuiingu
\Juanuduwusznivgatayadunauazgadayavadfionring
nilansmznImAImanzaua Wit TuiuGIgnudseaniduan v eIy n
Afgafinanzauaniziun (Local  Optimum) uazqafwuizawsemsnua (Global

Optimum) eausaslugdn 3.1 [23]

Wolfram Global Problem

= A

=h.

A & o A e a & & A a
E‘]_]‘Y] 3.1 V\Gﬂ"lju‘ﬂﬂdﬂm@lﬂﬂaﬂ WN?@ L‘ﬁlﬂ:awﬂﬂLLUULQWW:W%‘HLLQ:Q"@‘HLV\NW:@NTQG

vimua [23]
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atslsfiawlunisa daeaasinszuaunamafmanzaunannaissians
wuufidunszuaunsmdfmanzauianizaud (Local Optimization Algorithm) uaz
nrsasmImsmanzaasaae (Global Optimization Algorithm) uelulasanisast
f:azl,ﬂumiﬁwLauamﬂ%m:mumsmmﬁmm:aﬂumiﬂ%‘uLﬂﬁﬂuLLuugﬂﬂﬂi
wwinszpadu sadudfmimousiudn il WLLa:ﬁé‘ﬂwm:Lﬂuﬂfymuuug@ﬁmmmu
PBININUG Foldvnianenszuumsmiimunzsunuunaasnddsudys (Modified Fruit
Fly Optimization Algorithm : MFOA) Aiwaununannszuaunsnidnfnanzauuuy
wuaawd (Fruit Fly Optimization Algorithm : MFOA) iialsdwivlulasaaulnsaaas o
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NI U TZUIUMIMIE A AN AU LU UL IR AT UEa I T Ul
gﬂLLuumaaIﬂmmﬂ@Tﬁaﬁ

1. fvuadusuduzassmaumsud (K)

2. ﬁmu@mﬁuﬁumaamjmm%ﬂ (P)

3. inuasnduviaBuduasniaes X-axis uaz Y-axis wuugy

4, wiehfiemsuazszasinedwsuandnynardmsunsaudnseuusn

fori=1toi=P,
Xi = X-axis + mﬁvl@wwmﬂmsaiw waz Yi= Y-axis + mﬁvl@i”a”mmsaiw
fuwmdnszazvinauazdwamdnaw Smell concentration (S) Tae
Dist; =/(X? +Y?) uaz S, =1/ Dist
fuanan Smell, = Function(S;) LLa:mmﬂﬁ'uﬁﬁﬁq@

fuuadndundngalwidu ‘bestSmell”
end
qgﬁ o 3 £ n' n:i = v
5. nnuwazdusiaunsauwrnlasisuainsaun 2"|,‘1Ja]umsauq@mz|
mmﬁﬂmma:sw:ﬁwém%‘uam%ﬂnﬂﬁa
fori=1toi=P,
X = X-axis + et ldannniagu uaz Yi = Y-axis + édlaanmaga
Uszanuszozvinsuazdmwamainaw SMell concentration (S) Taw
Dist, =/(XZ?+Y,%) uaz S, =1/ Dist,
fudue Smell. = Function(S,) LLa:mmﬂﬁuﬁﬁﬁq@
ﬁﬂmﬂﬁu‘ﬁﬁﬁq@ JAanNAauNITINMIaNLANAIAINED
o ' . . \ AaA o
Mwuadn X-axis uaz Y-axis idudnangasusng
end
o o o A & \ Aad A o ' s
6. vingvan 5 WNITNINLAMANFARIaIIWIUAINITIREIILA
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Initialize by
randomizing fruit fly
swarm location

| j=1
Determine direction &
> distance of individual
flies

A

Compute the
smell function

|

Find the best
smell function

!

Retain the best smell
function
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34 NITUIMMIIATIIMANEFNLUDLNAINILTUL 59
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NNMIATMIMIANANNLRULLD LURINITS lanawund wnIzuIwn1Iwn
1 lﬂl tﬂl Q A v L= U L tﬂl o a 1
m‘nmm:ammmmmmﬂiuﬂ;d val@]ﬂsuﬂ;amﬂmiﬂimﬂawmmuammmmugw
nﬂiaumiﬁwmua:ﬁwmmmﬂ'ejwam%naam‘f‘]u 2 mﬁuLﬁaﬁaﬂ"ﬁmmﬁmmmﬂu
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2 sunpvda lununlndidoauazluiuiniglng asildnszuawmadumalidiywins
wumﬁmm:auﬂaau@”&LLa@ﬂugﬂﬁ 3.4 ?I’m’]iﬂLLﬂ(ﬂdﬂﬂiﬁN’]usLugﬂLLUU“llaGIﬂiLLﬂSN
EZ dq,
laaah
L. fvuadSudusasiuunaug (K)
2. fnuadisuduvasnguaun (P)
3. SuuaadLnSNdRIaINIIdIaas X-axIS uaz Y-axis WUUFN
4, WANAANILRL TzH AW RILANNTANNAIE M TUNT T T8 ULIN
fori=1toi=P,
N 1

X = dfildannmiaga uaz Y; = drfildannnisga

X; = X-axis + endtldannisgu uas

Y; = Y-axis + endildanmaga



Uszan e azozvauazduwaaidnau Smell concentration (S) Tae

Dist, = /(X2 +Y?) uaz S, =1/Dist

fwaue Smell, = Function(S,) uazwidnaunanga
funuasnaunangalwidu estSmell
AUAA X, uaz Y, NaNga

q

end
5. nnwasd s unIsawrn lagisuansaun 2 "Lﬂauﬁasauq@ﬁm

Usuimusandnuuuga
mmﬁﬂmma:sw:ﬁwﬁw%’uam%nnﬂ@ﬁ
fori=1toi=P,
nguf 1
- AN v ' - A o '
X = mﬂvl,@mﬂmsqu uaz Y, = mﬂvl,@mﬂmsqu

X; = X-axis + ehiildannnnsga
uaz Y, = Y-axis + entldannnsgu
Uszan e azozvanazduwaadnau Smell concentration (S) Tae

Dist, = /(X +Y?) uaz S, =1/Dist,
fuana Smell, = Function(S;) LLazmmﬂﬁ'uﬁﬁﬁq@
ﬁﬂmﬂﬁlu‘ﬁ'ﬁﬁq@ fananhadunazrinmaniana1aangan?
Mnuaa1 X-axis waz Y -axis Lﬂumﬁﬁ‘ﬁ'q@é‘umq@
AUAA X, uaz Y, ﬁﬁﬁq@

end
o o o A & \ Aad A o ' iy
6. vingwan 5 AIUNITENLAMANFARIBIUIUAINITIUTIIVRI
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Fly 8 P - ]
(Xg: Ya) Fly10 Iterative Evolution
(05 Yao) /

o
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. Fly 5 Fly 6
Flyl gy 2y, (X5 ¥s) (%, Ys)
(Y1) (x,,y,) N oo

o o \ o Fly7
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\
o o Fly3 %
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(% y2) 0001 000

Fly Group1 ' Fly Group 2 (%, Ys)
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Initial by randomizing
fruit fly swarm
location and set j = 1
|

~1

v v

Determine direction & Determine direction &
distance of individual distance of individual
flies for group 1 flies for group 2
[ ]

v

Compute
the smell fiunction

v

Find the best
smell function

!

Retain the best
smell function

v

Retain the best
direction & distance

“Are goal met? OR
=K

Yes

= o A A o
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3.5 uan1sAIwIBIB LAY
LN LA PR WA I TZANTAINYBINTZUIRNITHIAINLAUIER U LU U LI RIND
U%‘uﬂ;a e TnInaga NI AINLANIZ TN IWIITY N ML D WL E I R0 IAILLTTIUIN
6 o a a Q 1 ci ::i
aaslidan [24] W3auifouAunTzuIun TN MALRAN SR ULULLURIRILAZNIZLINAT
mefiminzauuuumsiunaanwugnysa (Genetic Algorithm : GA) dauaasdaluit
1. Wirigusaanaa (Four Peak Function)

f(X,y) =e -0 e Ol Z[e‘xz‘yz +e‘X2‘(y+4)z} (3.1)
2. Witk waludn (Paraholic Function)
f(x,y)=12—(x + y?)/100 (3.2)
3. wWirfsu Inadalaitlns (Goldstein-Price Function)

(){{ 1 . 1 }} (33)

T (L X+ Y) (19 -14x+ 31" —14y +6xy +3y*)} {1+ (1+ X+ y)* (19—14x+3x" ~14y +6xy +3y°)

AMNHAM I W DABILATVAINIRINNTZLIWNITWLINEINI TN NISHIANLANIZ RN
PaInIaUWInTW I aanaadlna1Ten 3.1 snidulunydivaswingu Inad s latt INSWLIN

NTEUIUMIRIANLANICRU UL LN ﬂd%’?vl,lllﬁﬂ ll’]iﬂ‘ﬁ’]ﬂ"]ﬁt%%ﬂ:ﬁwvl,ﬁl,ﬁﬂdﬂiz‘].l’)uﬂ’]i
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Wit mﬂifuwmlaaa”mwmsgj’Lﬁﬂmm‘ﬁ'mm:amaaﬂzaamm:mumsvlﬁgﬂLLam
luzul 3.6 lugui 3.6 (n) dmsurliiiuagasan wudnszuIumMImIMAmINEFULLY
m:mumiﬁum@w”utqﬂﬁuLLa:ﬂi:mumimmﬁmm:am:LﬁﬂuLu_mLmamﬁiﬂ{uﬂ;a
mmm@jlﬂﬂﬁamam@ﬁaLL@im:mumimmﬁmmmuLLUULLNam"ﬁiﬁ]:@ilﬂﬂumiﬁﬁffgﬁ
a7t 4 damndgmsunieu n lUANWLININ TS UINNTHI AN AILR N EUT I EA LY
musnginldlursseunsiauusnasusaslugud 3.6 (1) udednslsfimudiniu
Wit Tulnasaladlnsnuiinssuammsniaimusauuuunysswa lWawnsaniani

wanzanldiRBanszuammsdsariniugdi 3.6 (a)

13470 3.1 WANIIHIAITMLA NI ZRNUBINTZUIBANIAIAIMLA NI N LU U LUK IR
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This research paper deals with the optimization of a large antenna array for maximum directivity using a modified fruit fly
optimization algorithm (MFOA) with random search of two groups of swarm and adaptive fruit fly swarm population size. The
MFOA is utilized to determine three nonlinear mathematical test functions, analysis of the optimal number of elements and
optimal element spacing of the large antenna array, and analysis of nonuniform amplitude of antenna array. The numerical results
demonstrate that the MFOA is effective in solving all test function and electromagnetic problems. The advantages of the proposed

algorithm are ease of implementation, large search range, less processing time, and reduced memory requirement.

1. Introduction

The nature of an electromagnetic (EM) problem which con-
tains a myriad of local and global optimal solutions contrib-
utes to its complexity and difficulty to locate the best solution
to the problem. An EM problem refers to a large radiation
problem with a vast search space. Prior research on large EM
problems focused mostly on the problems of antenna array
radiation [1, 2] and of radio wave scattering of ships, aircraft,
and rough surfaces. To obtain an optimal global solution to an
EM problem requires high performance optimization algo-
rithms, particularly for the EM problems associated with the
antenna array radiation and the wave scattering. Currently,
the application of optimization algorithms has been extended
beyond engineering to other fields, for example, sciences and
finance.

Optimization algorithms can be classified into two types:
local optimization and global optimization. This paper has
focused on the global optimization since this optimization
type is often applied to solving EM problems. Examples of
global optimization algorithms applied to EM problems are
the genetic algorithm (GA), evolution strategy (ES), particle

swarm optimization (PSO), ant colony optimization (ACO),
and simulated annealing (SA). In [3], GA was adopted to
optimize the radiation patterns of linear and planar antenna
arrays and it was found that GA was suitable for the EM prob-
lems of both types of antenna arrays. Although GA returned
an optimal solution in a very short time period, according to
[4], it is difficult to identify the optimal GA initial parameters.
To address this issue, [5] proposed an evolutionary program
(EP) and evolutionary strategies (ES) in which the optimal
parameters of the algorithms were self-adaptive. The hybrid
EP and ES were proved to be effective in solving EM prob-
lems, but the convergence to the optimum solution required
a great amount of time.

In [6, 7], a PSO algorithm was proposed to minimize the
side lobe level (SLL) of a phased array antenna. The algorithm
was employed to solve a number of EM problems related
to radio communications. In [8], a multiobjective particle
swarm optimization (MOPSO) algorithm was used in a sym-
metric phased linear array to optimize energy consumption.
It is found that the MOPSO algorithm is effective in energy
saving and minimizing the SLL in the symmetric phased
linear array. In [9], a thinned linear array and another planar
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antenna array both with minimum SLL were designed using
ACO. To successfully minimize SLL, [10] applied SA to an
array antenna.

The aforementioned optimization algorithms have been
proved to be optimally applicable to their respective designs
of antenna array; however, these algorithms are so advanced
and complicated that it requires great amount of time and
efforts for a beginner to comprehend. A new optimization
algorithm, which is called the fruit fly optimization algorithm
(FOA), has thus been recently proposed by Pan [11]. FOA is a
stochastic searching algorithm based on the principle of nat-
ural selection. The algorithm has its use in numerous appli-
cations, for example, financial distress detection, web-auction
logistics service, neural network, PID controller parameters
tuning, key control characteristics optimization, and swarms
of miniautonomous surface vehicles [12-18]. However, FOA
has never been applied to EM problems because it has no
enough search space and is often meeting a local optimum
solution for EM problems.

This research has proposed the modified fruit fly opti-
mization algorithm (MFOA) to analyze the radiation pattern
of the large antenna array. The MFOA is improved upon by
incorporating random search of two groups of swarm and
self-adaptive population size feature into the conventional
FOA. The modified algorithm is found to be effective in solv-
ing three nonlinear test functions and EM problems for the
large antenna array. In addition, the advantages of the MFOA
are ease of implementation, large search range, less processing
time, and reduced memory requirement.

The organization of the rest of this research is as fol-
lows: Section 2 discusses the modified fruit fly optimization
algorithm with adaptive population size. Section 3 deals with
the geometry of the large antenna array and its problem for-
mulation. Section 4 presents the numerical results. The con-
clusions are provided in Section 5.

2. Modified Fruit Fly Optimization Algorithm

The conventional FOA is a technique to search for a global
optimization. The algorithm is modeled after the food-seek-
ing behavior of fruit flies [11]. Figurel illustrates a food-
seeking iterative process of a fruit fly swarm [11].

The FOA can be efficiently used with several problems
[11-18], but it has never been used with EM problems. Nat-
urally, EM problems have large search space, complexity,
and discontinuous behaviour, which may be affected to the
optimization algorithms to meet the local optimum solution.
From the FOA procedure, it likes the food-seeking behaviour
of fruit flies. When some swarms meet the optimum solution,
another swarm will follow that solution. It can make the
algorithm converge to the wrong solution or local optimum.
Therefore, the FOA is modified to have more search space and
global search for complexity and discontinuous function such
as EM problems which is referred to as “modified FOA or
MFOA.” The conventional FOA procedure is shown below,
and the flow diagram is shown in Figure 2(a):

(1) Initiate the number of iterations (K).

(2) Initiate the population size (P).
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FIGURE 1: A food-seeking iterative process of a fruit fly swarm.

(3) Randomly generate the initial location of the fruit fly
parameters: X-axis and Y -axis.

(4) Generate the direction and distance for all population
(P) of the first iteration

fori=1toi=P,
X; = x-axis + random value,

)

Y; = y-axis + random value.

Estimate the distance and calculate the smell concen-
tration (S),

X @)

Calculate Smell; = Function(S;) and find the best
smell.

Set the best smell concentration “bestSmell.”
End.

(5) Search the procedure from the second to the last
iteration.

Randomize the assigned direction and distance
for all population size,

fori=1toi=P,
X; = X-axis + random value,

3)

Y; = Y-axis + random value.

Estimate Dist; = /(X7 + Y?) and §; = 1/Dist;.

Calculate Smell; = Function(S;) and find the best-
Smell.
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function

(a) FOA

(ii) Determine direction and distance
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l
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Compute the
smell function
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Find the best
smell function

I

Retain the best smell
function

1

Retain the best
direction and distance

Are goals met? or
j=K

FIGURE 2: Flow diagrams of the (a) conventional FOA and (b) MFOA with adaptive population size.

If the new bestSmell is better than the old one, the
bestSmell will be updated.

Set the X-axis and Y -axis into the bestSmell.
End.

(6) Iterate for number (5) until the optimum solution is
met by considering a bestSmell or the last number of
iterations is reached.

For the MFOA, it separated the population size into two
groups. The first group is assigned to find a new search
space with the wide area, and the second group is assigned
to find nearby optimum space. This procedure can achieve
a wider search space. Moreover, [19] found the limitation
of FOA in some applications because it cannot estimate the
negative value of searching parameters, in which they put the
random value of sign (sign(e)) on point (-1, 1) at the smell
function (S; = sign(e)/Dist;). Itis also employed in this paper.

Although MFOA can search in the large space, it is dispersed
too much and does not converge to the optimum solution. To
avoid this problem, the best parameter is collected for use in
the next iteration. The MFOA procedure is shown below and
the flow diagram is shown in Figure 2(b):

(1) Initiate the number of iterations (K).
(2) Initiate the population size (P).

(3) Randomly generate initial location of fruit fly param-
eters: X-axis and Y-axis.

(4) Generate direction and distance for all population (P)
for the first iteration

fori=1toi=P.
For group 1,

X; = random value,

Y, = random value.
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TABLE 1: Compared results of the FOA, MFOA, and GA with nonlinear mathematical test functions.

. . FOA MFOA GA

Mathematical functions

Fitness value x y Fitness value X y Fitness value x y
Four-peak function 2 0.0014 0.0008 2 0.0014 0.001 2 0 0
Parabolic function 12 0.0014 0.0008 12 0.0013 0.001 12 0 0
Goldstein-Price function 7.0549 0.5206 0.6841 7.22 0.0014 0.0009 7.22 0 0

For group 2, If the new bestSmell is better than the old one, the
bestSmell will be updated.
X; = X-axis + random value,
(5) Set the X-axis and Y-axis into the bestSmell.

Y; = Y-axis + random value.

Estimate the distance and calculate the smell concen-

tration (S):
Dist; = \/(Xf +Y?),

_ sign (¢)
' Dist;

(6)

Calculate Smell;
smell.

Function(S;) and find the best

Set the best smell concentration “bestSmell.”
Collect the best X; and Y.

End.

(5) Search procedure from the second to the last iteration.

Determine the optimal random population size.

Randomly assign direction and distance for all
population size

fori=1toi=P.

For group 1,
X; = random value,
7)
Y; = random value.
For group 2,
X; = X-axis + random value,
(8)

Y; = Y-axis + random value.

Use the best direction and distance X; and Y; from the
previous iteration.

Estimate Dist; = /(X7 + Y?) and S; = sign(e)/Dist;.

Calculate Smell; = Function(S;) and find the
bestSmell.

Collect the best X; and Y;.
End.

(6) Iterate for number (5) until the optimum solution is
met by considering a bestSmell or the last number of
iterations is reached.

To demonstrate the efficiency of MFOA, it is employed
with three basic functions and compared with the conven-
tional FOA and GA. They are employed to find the maximum
value of three nonlinear mathematical functions, where two
variables (x and y) are adjusted by optimization algorithms.
Therefore, smell function (for FOA and MFOA) and fitness
function (for GA) are the value of considered functions. This
section considers three nonlinear mathematical functions
[20] with two variables as below.

(1) Four-peak function is

£ y) = e A e

oy P (yrd)? ©)
+2 [e Y ope TV ] .

(2) Parabolic function is

f(xy) = 12_M. (10)

(3) Goldstein-Price function is
flxy)=10

1
{1+ (1 +x+y) (19~ 14x+ 352 — 1y + 6xy +32)} (11)

+log

1
*
{14+ (1+x+y)" (19 - 14x + 3x2 - 14y + 6xy + 3y?)}

From the numerical results, FOA, MFOA, and GA can
find the optimum parameter of three mathematical functions
as shown in Table 1, except that FOA cannot find the optimum
parameter of Goldstein-Price function. Moreover, the con-
vergence rates of FOA, MFOA, and GA are shown in Figure 3.
In Figure 3(a), GA and MFOA are rapidly converged, but
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FIGURE 3: Compared convergence rate of the FOA, MFOA, and GA with nonlinear mathematical test functions.

FOA is converged in the fourth iteration. Next, FOA, MFOA,
and GA can find the optimum solution of parabolic function
within the first iteration as shown in Figure 3(b). However,
Goldstein-Price function is solved. It is found that MFOA and
GA can find the optimum parameter, but FOA cannot achieve
it, as shown in Figure 3(c). It is obvious that the MFOA is
more efficient than the FOA. In addition, the MFOA has
slower convergence rate than the GA. Moreover, the MFOA
is not complexity algorithm and it is easy to implement, while
the GA is difficult to specify the optimum GA parameters
such as crossover and mutation probability for appropriate
problems.

To monitor the behavior of FOA and MFOA, the param-
eter distribution due to the optimization algorithm is con-
sidered as shown in Figures 4, 5, 6, and 7, respectively. It
is obvious that the MFOA has more spread than the FOA,
where the FOA has faster convergence for four-peak function
as shown in Figures 4 and 5. For Goldstein-Price function,
the FOA is not converged, while the MFOA is converged
with larger distribution. It is found that the MFOA has the
larger search space than the FOA and can be converged to

the optimum parameter as well. Next, the adaptive population
is presented in the MFOA to save the time consumption. It is
still converged with a large search space.

The parameter distribution of the MFOA for four-peak
function is shown in Figure 4. In this figure, it is obviously
demonstrated that the distributions of the MFOA method
for four-peak function between both x and y parameters are
similar. The random distribution caused by the first popu-
lation size group is shown in the initial phase to determine
the solution in the entire search space. Then, the uniform
distribution which is caused by the second population size
group appears to converge to the optimum solution. From
the parameter distribution above, it can conclude that the
solution produced from the distribution procedure of the
first population size group will affect the behavior of the
distribution procedure of the second population size group
to converge to the optimum solution.

The MFOA method can be proposed in the other aspect.
The population size has been divided into 2 individual groups.
Each group will increase randomizing procedure into system
to optimize the best solution. The first population size group
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FIGURE 7: Parameter distribution of the FOA for Goldstein-Price function.

runs randomizing procedure upon the large search space.
Therefore, the solution produced from system is the region
near an optimum point. Then, the solution from the first pro-
cedure is used as an initial point for the second population
size group to determine the solution in the local search space.

The parameter distribution of the FOA for four-peak
function is illustrated in Figure 5. From this figure, both x
and y parameters’ distributions of four-peak function which
is analyzed by the FOA method show that the distributions
of population size tend to converge to the optimum solution
when the number of iterations reaches 10, comparing to the
MFOA method whose convergence to the optimum solution
appears when the number of iterations is 4. From this point,
the MFOA method suggests high efficiency in terms of time
consuming and processing of memory space requirement.

The distributions of x and y parameters considered from
the MFOA method for Goldstein-Price function are plotted
as shown in Figures 6(a) and 6(b), respectively. The above
parameters present the similar distribution of the MFOA
method between Goldstein-Price function and four-peak
function. The pattern of the distribution spreads over the
large search space and later on yields specific outcome to the
fitness function in order to obtain the optimum solution from
the complex function. The distribution has been activated by
randomizing procedure of two groups of population size to
help increasing population diversity.

From Figures 7(a) and 7(b), the distributions analyzed
from the FOA method for Goldstein-Price function shown in
x and y parameters describe distribution which creates non-
convergence to the optimum solution due to the lack of
diversity which is the key of the function to determine the
optimum solution.

3. Geometry and Problem Formulation

The performance of a single element antenna is limited
because of its broad radiation pattern and low directivity.
Nevertheless, several applications, for example, radar and
sonar communications, require an antenna with narrow radi-
ation pattern and high directivity. To overcome the limita-
tions of single element antennas, in other words, to obtain

dcos6

FIGURE 8: The geometry of N-element array with isotropic sources
along the z-axis.

a narrow beam and high gain, more single elements must be
added to the antenna design to produce an array antenna.

A linear array antenna is an antenna in which individual
elements of the array are arranged in a straight line and spaced
equally apart. Let us assume a linear array of N isotropic
elements. The elements are aligned along the z-axis and are
equidistant. The geometry of the N-element array is shown
in Figure 8 and an array factor (AF) can be written as [21]

AF = I() + Ile+j(kd cos 0+f3) + Ize+j2(kd cos 0+3) ...
(12)
+ Inej(N—l)(kd cos0+ﬁ)'

If we further assume that the excitation of amplitude (I,)
and phase (f) is 1 and 0, respectively, for all elements, the
array factor (AF) can be expressed as

N
AF = Zej(n—l)(kd cos 6)’

n=1

(13)
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where N is the number of elements; I, is the amplitude
current excitation coefficient; is the phase current excitation
coefficient; d is the spacing between elements; k is the wave
number; 0 is the angle between the field direction and the z-
axis.

In this research paper, the focus is on the application
of the MFOA with adaptive population size to optimize the
number of elements and element spacing of the broadside
linear array antenna (i.e., 0,,,, = 90" and 8 = 0) to achieve
maximum directivity. Thus, a fitness function (or smell func-

tion) can be expressed as

2

 2|AF (0,0 = 90°)

~ [FIAF(0)Psin0d6’

Directivity (D,) (14)

4. Numerical Results

The numerical results of the conventional FOA and MFOA
with adaptive population size are determined for comparison
purpose and for verification of the accuracy and efficiency
of the MFOA. The large antenna array under consideration
is uniform linear array with a broadside radiation pattern,
Onax = 90°, and B = 0. The MFOA is employed to optimize
the large antenna array to obtain the optimal number of ele-
ments and element spacing that yield the maximum directiv-
ity.

In this research, the population size of the conventional
FOA is varied from 10, 20, 30, and 40 to 50, while that of
the MFOA with adaptive population size is varied in the
ranges of 5-10, 5-20, 5-30, 5-40, and 5-50. The numerical
results of the conventional FOA and MFOA show the iden-
tical optimum global solution for the large broadside array
antenna. In Figure 9, the computational time increases with
increase in population size in both FOAs. Nevertheless, the
MFOA with adaptive population size requires significantly
less computational time than the conventional FOA.
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Figures 10(a)-10(e) illustrate the population size relative
to the number of iterations of the conventional FOA and
the MFOA with adaptive population size with a maximum
iteration of 50. The population size of the MFOA is self-
adaptive in a range of 5-10 for the population size of 10; 5-20
for 20; 5-30 for 30; 5-40 for 40; and 5-50 for 50. The self-
adaption of the MFOA helps avoid premature convergence
due to diverse population sizes and reduces the processing
time in comparison with the conventional FOA. Figure 11
illustrates the convergence rates of the GA, MFOA, and
conventional FOA for uniform linear array with a broadside
radiation pattern. The same figure shows that the MFOA with
adaptive population size can perform well in searching for the
best global solution, that is, the maximum directivity, while
FOA met the local solution. In addition, the MFOA and GA
converge to the same solution with stable convergence rate.
Although the solution is identical, the proposed FOA takes
up less memory and time with increase in population size in
comparison with the conventional FOA.

Figure 12 shows the optimum radiation pattern of the
large broadside antenna array, in which the optimal number
of elements is 81 and the optimal distance between elements
is 0.8A. Under the aforesaid optimal condition, the directivity
is 21 dBi with low side lobe level.

To get insight into the design procedure, a demonstration
of 9 elements with nonuniform amplitude of broadside linear
array is considered by the proposed optimization compared
with the GA and conventional FOA. A fitness function (or
smell function) is defined as a maximum directivity. The spac-
ing between elements is equal to 0.5A. For numerical results,
the GA and MFOA found that the optimum amplitudes
with 9 elements are equal to 0.39, 0.85, 0.79, 0.89, 1.00, 0.89,
0.79, 0.85, and 0.39, respectively. The obtained maximum
directivity is 9.23 dBi. Figure 13 depicts the convergence rates
of the GA, MFOA, and conventional FOA. The conventional
FOA converges to other fitness values, but the GA and MFOA
converge to the best directivity within 4 and 5 iterations,
respectively. The optimal radiation pattern of the nonuniform
amplitude of broadside linear array with 9 elements is shown
in Figure 14.

5. Conclusion

The modified fruit fly optimization algorithm (MFOA) with
adaptive population size can be effectively applied to optimize
the electrically large antenna array. The aim of the application
of the modified algorithm to the large antenna array is to
determine the optimal number of elements and element
spacing that yield the maximum directivity at 6, ,, = 90°.
The numerical results show that the MFOA and GA converge
to the same solution with stable convergence rate but FOA
is not converging. For the uniform spacing and nonuniform
amplitude of linear array with 9 elements, the MFOA is
employed to determine the amplitude of all elements. It is
obvious that the optimum amplitude can be found at 9 ele-
ments within 5 iterations. The MFOA has slow convergence
rate compared with the GA. The advantages of the proposed
algorithm are easy implementation, stable convergence rate,
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FIGURE 14: The optimal radiation pattern of nonuniform amplitude
of broadside linear array with 9 elements from the MFOA with
adaptive population size.

large search range, less processing time, and reduced memory
requirement, while the GA is difficult to set up the initial
optimization parameters.
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